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1
VARIABLE RATE ADAPTIVE ACTIVE NOISE
CANCELLATION

1. CROSS-REFERENCE TO RELATED
APPLICATIONS

This application claims the benefit of and priority to U.S.
Provisional Application No. 62/073,563, filed Oct. 31, 2014,
the contents of which are incorporated herein by reference in
their entirety.

1I. FIELD

The present disclosure is generally related to audio signal
processing.

III. DESCRIPTION OF RELATED ART

Advances in technology have resulted in smaller and
more powerful computing devices. For example, there cur-
rently exist a variety of portable personal computing
devices, including wireless computing devices, such as
portable wireless telephones, personal digital assistants
(PDAs), and paging devices that are small, lightweight, and
easily carried by users. More specifically, portable wireless
telephones, such as cellular telephones and Internet protocol
(IP) telephones, can communicate voice and data packets
over wireless networks. Further, many such wireless tele-
phones include other types of devices that are incorporated
therein. For example, a wireless telephone can also include
a digital still camera, a digital video camera, a digital
recorder, and an audio file player. Also, such wireless
telephones can process executable instructions, including
software applications, such as a web browser application,
that can be used to access the Internet. As such, these
wireless telephones can include significant computing capa-
bilities.

Wireless telephones may utilize active noise cancellation
(ANC) technology to actively reduce acoustic noise by
generating a waveform that is an inverse form of the noise
wave (e.g., having the same level and an inverted phase),
also referred to as an anti-noise wave form. An ANC system
generally uses one or more microphones to detect a noise
reference signal, generates an anti-noise waveform based on
the noise reference signal, and reproduces the anti-noise
waveform through one or more speakers. The anti-noise
waveform interferes destructively with the noise wave to
reduce a level of noise that reaches a user located within a
range of the speaker.

An acoustic noise cancellation (ANC) apparatus may
include a microphone (a “reference microphone”) to capture
a reference acoustic noise signal from the environment and
another microphone (an “error microphone™) to capture an
acoustic error signal. The ANC apparatus may include an
ANC filter that uses a reference signal from the reference
microphone to estimate the noise and to produce an anti-
noise signal. The anti-noise signal has an amplitude that is
matched to an amplitude of the reference signal, and the
anti-noise signal has a phase that is opposite to a phase of the
reference signal. In a feedback arrangement, the error signal
captured by the error microphone may be used to adjust the
anti-noise signal.

Active noise cancellation techniques may be applied to
personal computing devices (e.g., cellular telephones) as
well as to sound reproduction devices (e.g., headphones) to
reduce acoustic noise from a surrounding environment. In
such applications, the use of an ANC technique may reduce
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a level of background noise that reaches the ear (e.g., by up
to twenty decibels) while delivering useful sound signals,
such as music or voices. In headphones for communications
applications, for example, the equipment typically has a
microphone and a speaker. The microphone is used to
capture the user’s voice for transmission, and the speaker is
used to reproduce the received signal.

IV. SUMMARY

The present disclosure is directed to systems and methods
to vary a rate of adaptive active noise cancellation (ANC)
processing based on a rate of acoustic change in a surround-
ing environment. In some cases, an adaptive algorithm may
process a subset of input audio frames, rather than each input
frame. Performing adaptive ANC processing on a reduced
number of input frames (i.e., a subset of input frames) may
result in reduced power consumption and improved battery
life of a device (e.g., a wireless telephone).

In an adaptive ANC processing system, a processor may
utilize an adaptive algorithm to adjust filter parameters
associated with an ANC filter. An input reference signal may
be provided to the processor based on audio that is captured
by a reference microphone. Audio that is captured over a
particular period of time (e.g., twenty milliseconds) may be
provided to the processor as input frames of audio data. In
some cases, the adaptive ANC processing system may
process each input frame of audio data (e.g., at a constant
rate). While processing each input frame may allow for fast
adaptation, significant acoustic changes may occur relatively
infrequently in some cases. In cases where significant acous-
tic changes occur infrequently, performing adaptive ANC
processing at a constant rate (i.e., on each input frame) may
consume processing resources in order to calculate relatively
minor adjustments to the filter parameters. In the present
disclosure, a rate of adaptive ANC processing is modified
based on a difference between sets of filter parameters.
Rather than performing adaptive ANC processing on each
input frame, processing resources may be conserved by
performing adaptive ANC processing on a subset of input
frames (i.e., not all input frames).

To illustrate, a first set of filter parameters of a first input
frame of an ANC filter and a second set of filter parameters
of'a second input frame of the ANC filter may be calculated.
The calculated sets of filter parameters may be compared to
determine a difference between the first set of filter param-
eters and the second set of filter parameters (e.g., a magni-
tude difference between filter responses, a phase difference
between filter responses, a rate of change of filter parameters
over a particular period of time, etc.). The difference may be
used to control a duty cycle (e.g., a number of input frames
to process or discard) of adaptive ANC processing. When
the duty cycle is set to discard at least one input frame rather
than perform adaptive ANC processing on each input frame,
a counter may be used to determine whether a particular
subsequent input frame is to be discarded or processed. As
an illustrative, non-limiting example, when the duty cycle is
set to discard 90% of the input frames (or to process 10% of
the input frames), when the counter indicates that nine prior
input frames have been discarded, a tenth input frame may
be processed. In this example, a power consumption rate
associated with a processor performing the adaptive ANC
processing may be reduced by ninety percent relative to a
power consumption rate associated with the processor per-
forming the adaptive ANC processing on each input frame
(i.e., discarding no input frames).
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In some cases, multiple duty cycles (e.g., frame drop
rates) may be utilized to allow for multiple adaptation rates.
Each duty cycle may be associated with a particular thresh-
old. To illustrate, when the difference provides an indication
of a relatively moderate rate of acoustic change, the duty
cycle of adaptive ANC processing may be set to discard a
subset of the input frames. As an illustrative example, the
duty cycle may be set such that 50% of the input frames are
to be discarded (in order to allow for a moderate rate of
adaptation). In this example, a power consumption rate
associated with a processor performing the adaptive ANC
processing may be reduced by fifty percent relative to a
power consumption rate associated with the processor per-
forming the adaptive ANC processing on each input frame
(i.e., discarding no input frames). As another example, when
the difference provides an indication of a relatively large rate
of acoustic change, the duty cycle of adaptive ANC pro-
cessing may be set such that each input frame is processed
(in order to allow for fast adaptation).

In a particular aspect, a method of audio signal processing
includes determining a difference between a first set of filter
parameters of a first input frame (as compared to a second
set of filter parameters of a second input frame) of an active
noise cancellation (ANC) filter. The method also includes
selectively modifying a duty cycle of adaptive ANC pro-
cessing associated with the ANC filter based on the differ-
ence between the first set of filter parameters and the second
set of filter parameters. For example, in some implementa-
tions, the duty cycle may be modified such that a processor
performs adaptive ANC processing on a first subset of input
frames of a plurality of input frames but refrains from
performing adaptive ANC processing on a second subset of
input frames of the plurality of input frames. The processor
performs adaptive ANC processing on the first subset of
input frames and may send (updated) filter parameter infor-
mation to adjust the filter parameters of the ANC filter. The
processor may refrain from sending filter parameter infor-
mation to the ANC filter for a second subset of input frames.

In another aspect, an apparatus includes a processor and
a memory coupled to the processor. The memory stores
instructions that are executable by the processor to perform
various operations. The operations may include determining
a difference between a first set of filter parameters of a first
input frame (that includes first audio data) of an ANC filter
and a second set of filter parameters of a second input frame
(that includes second audio data) of the ANC filter. The
operations may further include selectively modifying a duty
cycle of adaptive ANC processing associated with the ANC
filter based on the difference between the first set of filter
parameters and the second set of filter parameters.

In a further aspect, a non-transitory computer-readable
medium includes instructions that are executable by a pro-
cessor. The instructions, when executed by the processor,
cause the processor to determine a difference between a first
set of filter parameters of a first input frame (that includes
first audio data) of an ANC filter and a second set of filter
parameters of a second input frame (that includes second
audio data) of the ANC filter. The instructions further cause
the processor to selectively modify a duty cycle of adaptive
ANC processing associated with the ANC filter based on the
difference between the first set of filter parameters and the
second set of filter parameters.

In another aspect, an apparatus includes means for deter-
mining a difference between a first set of filter parameters of
a first input frame (that includes first audio data) of an ANC
filter with respect to a second set of filter parameters of a
second input frame (that includes second audio data) of the
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ANC filter. The apparatus further includes means for selec-
tively modifying a duty cycle of adaptive ANC processing
associated with the ANC filter based on the difference
between the first set of filter parameters and the second set
of filter parameters.

In a further aspect, an apparatus includes an ANC filter
configured to perform active noise cancellation and a pro-
cessor communicatively coupled to the ANC filter. The
processor is configured to determine a duty cycle of adaptive
ANC processing associated with the ANC filter. When the
duty cycle of adaptive ANC processing has a first value, the
processor consumes power at a first power consumption
rate. When the duty cycle of adaptive ANC processing has
a second value, the processor consumes power at second
power consumption rate.

In another aspect, a method of audio signal processing is
disclosed. The method includes operating in a first mode in
response to determining that a difference between a first set
of filter parameters of a first input frame of an ANC filter and
a second set of filter parameters of a second input frame of
the ANC filter satisfies a threshold. Operating in the first
mode includes providing a subset of input frames of the
ANC filter to a processor for performing adaptive ANC
processing. The method includes operating in a second mode
in response to determining that the difference between the
first set of filter parameters and the second set of filter
parameters does not satisfy the threshold.

One advantage associated with performing adaptive ANC
processing on a subset of input frames (rather than each
input frame) is a reduction in power consumption and
improved battery life. Another advantage may include a
reduction in memory resources associated with storing input
frames for adaptive ANC processing.

Other aspects, advantages, and features of the present
disclosure will become apparent after a review of the entire
application, including the following sections: Brief Descrip-
tion of the Drawings, Detailed Description, and the Claims.

V. BRIEF DESCRIPTION OF THE DRAWINGS

FIG. 1 is a diagram of a particular implementation of a
variable rate adaptive active noise cancellation (ANC) sys-
tem;

FIG. 2 includes several diagrams to illustrate an example
of varying a rate of adaptive ANC processing based on a
difference of filter parameters over a particular period of
time;

FIG. 3 is a diagram of a particular implementation of a
mapping function that varies a rate of adaptive ANC pro-
cessing by adjusting a frame drop rate based on a compari-
son of a difference of filter parameters to multiple thresh-
olds;

FIG. 4 is a flow diagram that illustrates a particular
example of a method of varying a rate of adaptive ANC
processing;

FIG. 5 is a flow diagram that illustrates another example
of a method of varying a rate of adaptive ANC processing;

FIG. 6 is a flow diagram that illustrates another example
of a method of varying a rate of adaptive ANC processing;
and

FIG. 7 is a diagram of an electronic device (e.g., a
wireless device) that is operable to support various imple-
mentations of one or more methods, systems, apparatuses,
and/or computer-readable media disclosed herein.

VI. DETAILED DESCRIPTION

Particular implementations of the present disclosure are
described below with reference to the drawings. In the
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description, common features are designated by common
reference numbers throughout the drawings.

Referring to FIG. 1, a particular implementation of a
variable rate adaptive active noise cancellation (ANC) sys-
tem 100 is illustrated. In the example of FIG. 1, the system
100 includes an ANC circuit 102 communicatively coupled
to a processor 104, such as a digital signal processor (or
DSP). While FIG. 1 illustrates one example in which the
ANC circuit 102 is separate from the processor 104 (e.g., the
ANC circuit 102 is part of an audio CODEC), in other cases
the ANC circuit 102 may be included within the processor
104. In the system 100 of FIG. 1, a duty cycle (e.g., a number
of input frames to discard) of adaptive ANC processing
associated with an ANC filter 106 of the ANC circuit 102
may be adjusted based on a difference of filter parameters
between input frames. Rather than performing adaptive
ANC processing on each input frame to calculate filter
parameters to be provided to the ANC filter 106, a particular
number of input frames may be discarded at the processor
104 based on the difference of filter parameters. Performing
adaptive ANC processing on a subset of input frames (rather
than all input frames) may result in a reduction of a power
consumption rate at the processor 104 and may result in a
reduction of memory resources associated with storing input
frames for adaptive ANC processing.

In the particular implementation illustrated in FIG. 1, a
reference microphone 108 is configured to capture audio
data. The reference microphone 108 is communicatively
coupled to the ANC circuit 102 and to the processor 104.
The audio data that is captured by the reference microphone
108 may be communicated as an input reference signal 110
to the ANC filter 106 of the ANC circuit 102 and to the
processor 104. The ANC filter 106 is configured to perform
one or more active noise cancellation operations based on
one or more filter parameters. As an illustrative example, the
filter parameters may correspond to filter coeflicients of a
least-mean-squares (LMS) algorithm. The ANC filter 106 is
communicatively coupled to a speaker 114 that may gener-
ate an anti-noise signal 116 based on an output of the ANC
filter 106. FIG. 1 illustrates that the input reference signal
110 may be communicated via a primary acoustic path 118,
while the anti-noise signal 116 generated by the speaker 114
may be communicated via a secondary acoustic path 120. An
error signal 122 may be captured by an error microphone
124 and communicated to the processor 104.

In the particular implementation illustrated in FIG. 1, the
processor 104 includes a filter parameter calculator 126 that
includes a counter 128 and a frame selector 130. In the
illustrative example of FIG. 1, the frame selector 130 may
operate according to a first duty cycle 132, a second duty
cycle 134, or a third duty cycle 136. In other implementa-
tions, an alternative number of duty cycles may be utilized.
The first duty cycle 132 indicates a first frame drop rate 138
(i.e., a first number of input frames to discard), the second
duty cycle 134 indicates a second frame drop rate 140 (i.e.,
a second number of input frames to discard), and the third
duty cycle 136 indicates a third frame drop rate 142 (i.e., a
third number of frames to discard). In some implementa-
tions, the filter parameter calculator 126 is configured to
determine whether to discard a particular input frame or to
process the particular input frame based on the counter 128
and the particular duty cycle (e.g., the first duty cycle 132,
the second duty cycle 134, or the third duty cycle 136). For
illustrative purposes only, FIG. 1 illustrates that the refer-
ence microphone 108 may capture audio data to be provided
as a first input frame 144 (that includes first audio data), a
second input frame 146 (that includes second audio data), a
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third input frame 148 (that includes third audio data), a
fourth input frame 150 (that includes fourth audio data) and
subsequent input frames including an nth input frame 152
(that includes nth audio data).

The processor 104 may perform adaptive ANC processing
by calculating filter parameters for the ANC filter 106 and
providing the calculated filter parameters to the ANC filter
106. FIG. 1 illustrates that the processor 104 may commu-
nicate filter parameter information 154 (e.g., to adjust the
filter parameters of the ANC filter 106). As described further
herein, the processor 104 may refrain from communicating
the filter parameter information 154 when particular input
frame(s) are discarded (i.e., adaptive ANC processing is not
performed). The adaptive ANC processing may include
determining filter parameters (W) to be used by the ANC
filter 106 in performing acoustic noise cancellation. In a
particular implementation, a least-mean-squares (LMS)
algorithm includes a plurality of filter coefficients, and the
filter parameters (W) may correspond to the filter coeffi-
cients of the LMS algorithm. In this case, the adaptive ANC
processing may include calculating updated filter coeffi-
cients of the LMS algorithm and providing the updated filter
coeflicients to the ANC filter 106 as the filter parameter
information 154. In some implementations, the LMS algo-
rithm may be a feed forward LMS (FxLMS) algorithm. As
another example of determining a difference of filter param-
eters, a filter coefficient (or multiple filter coefficients) may
be monitored over a particular time period in order to
identify a location of a peak value of a filter coefficient (or
multiple filter coeflicients) within the particular time period.
As a further example of determining a difference of filter
parameters, one or more filter coefficients may be monitored
over a particular time period in order to identify a number of
filter coefficient values that satisfy a particular threshold
over the particular time period.

In a particular implementation, the filter parameter cal-
culator 126 may determine a difference (dW) between
current filter coefficients and the updated filter coefficients.
That is, dW may correspond to a difference between W(n)
and W(n-1), where W(n-1) represents the current filter
parameters (calculated based on a prior input frame) and
W(n) represents updated filter parameters (calculated based
on a current input frame). The magnitude of the difference
between filter coefficients may be used as an indicator of a
level of acoustic changes (e.g., small or large acoustic
changes). In a particular illustrative example, the magnitude
of the difference (IdWI) may be determined using an LMS
algorithm that utilizes a learning factor (“alpha™), informa-
tion associated with the input reference signal 110, and
information associated with the error signal 122. The mag-
nitude of change of filter parameters (e.g., |[dWI) may be
used to vary a rate (or duty cycle) of adaptive ANC pro-
cessing.

As one example, a “standard” LMS algorithm may deter-
mine dW based on the following formula:

dW=-alpha*X*e

In this example, alpha represents a learning factor, X
represents the input reference signal 110, and e represents
the error signal 122. In alternative implementations, a slope
of the error signal 122 may be monitored in order to change
an adaptation rate.

As another example, a “normalized” LMS algorithm may
determine dW based on the following formula:

dW=-alpha*X*e/E|X|/Elel
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In this example, alpha represents a learning factor, X
represents the input reference signal 110, e represents the
error signal 122, EIX| represents an average amplitude of the
input reference signal 110 over a particular time period, and
Elel represents an average amplitude of the error signal 122
over the particular time period.

In operation, the filter parameter calculator 126 may
determine a magnitude of change of filter parameters (e.g.,
|[dW1) of the ANC filter 106 between two input frames (an
“LMS delta”) based on the “standard” LMS algorithm or
based on the “normalized” LMS algorithm, among other
alternatives. As one example, dW may be calculated based
on the input reference signal 110 for the second input frame
146 and the error signal 122 for the second input frame 146.
The calculated dW may be added to the current filter
parameters (W) that were previously calculated for a prior
input frame (e.g., the first input frame 144 when operating
according to the first duty cycle 132 where no input frames
are dropped), resulting in the updated filter parameters (W")
that may be provided to the ANC filter 106 as the filter
parameter information 154. As another example, dW may be
calculated based on the input reference signal 110 for the
third input frame 148 and the error signal 122 for the third
input frame 148. The calculated dW may be added to the
current filter parameters (W) that were previously calculated
for a prior input frame (e.g., the first input frame 144 when
operating according to the second duty cycle 134 where
every other input frame is dropped), resulting in the updated
filter parameters (W') that may be provided to the ANC filter
106 as the filter parameter information 154. A rate of
adaptive ANC processing that is performed at the processor
104 may be adjusted based on the magnitude of the change.
Rather than performing adaptive ANC processing for each
input frame when the magnitude of acoustic range is rela-
tively small, a subset of input frames may be discarded
rather than processed. Different rates (duty cycles) of adap-
tive ANC processing may correspond to different numbers
of frames to discard. When the magnitude of the change is
relatively high, the duty cycle may be set such that adaptive
ANC processing is performed on each input frame. When
the magnitude of change is moderate or relatively small, the
duty cycle may be set such that a subset of input frames may
be discarded.

In operation, the filter parameter calculator 126 may
calculate filter parameters of the ANC filter 106 for an input
frame, such as the first input frame 144. The filter parameter
calculator 126 may subsequently calculate filter parameters
of the ANC filter 106 for another input frame (e.g., the
second input frame 146, the third input frame 148, the fourth
input frame 150, or the nth input frame 152). As an illus-
trative, non-limiting example, the filter parameter calculator
126 may compare the filter parameters calculated for the
second input frame 146 to the filter parameters calculated for
the first input frame 144 (i.e., a previous input frame), and
the magnitude of change of the filter parameters may be
determined based on the comparison. The magnitude of the
change of the filter parameters may be compared to one or
more thresholds (e.g., thresholds associated with a relatively
large level of acoustic change, a moderate level of acoustic
change, a relatively small level of acoustic change, etc.). The
filter parameter calculator 126 may set (or modify) the duty
cycle of adaptive ANC processing based on a result of
comparing the magnitude of change of the filter parameters
to the one or more thresholds.

As an illustrative example, a first threshold may be
associated with the first duty cycle 132. When the filter
parameter calculator 126 determines that the magnitude of
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change of the filter parameters satisfies the first threshold,
the first duty cycle 132 may be selected. When the first duty
cycle 132 is selected, adaptive ANC processing may be
performed on each input frame. That is, the first frame drop
rate 138 may be zero, such that no input frames are discarded
(and all input frames are processed). To illustrate, as
described further herein with respect to FIG. 2, the first duty
cycle 132 may correspond to the first duty cycle 202 and
may include processing of 100% of input frames (e.g., at a
rate of 50 Hz for 20 millisecond frames of audio data).

When the filter parameter calculator 126 determines that
the magnitude of change of the filter parameters does not
satisfy the first threshold, the second duty cycle 134 may be
selected. The second duty cycle 134 may correspond to
performing adaptive ANC processing on a first number of
input frames and refraining from performing adaptive ANC
processing on a second number of input frames. In this case,
the second frame drop rate 140 may correspond to the
second number of input frames. To illustrate, as described
further herein with respect to FIG. 2, the second duty cycle
134 may correspond to the second duty cycle 204 and may
include processing 50% of input frames (e.g., at a rate of 25
Hz for 20 millisecond frames of audio data).

In the example of FIG. 1, a second threshold may be
associated with the second duty cycle 134. When the filter
parameter calculator 126 determines that the magnitude of
change of the filter parameters does not satisty the second
threshold, the third duty cycle 136 may be selected. The
third duty cycle 136 may correspond to performing adaptive
ANC processing on a third number of input frames and
refraining from performing adaptive ANC processing on a
fourth number of input frames. In this case, the third frame
drop rate 142 may correspond to the third number of input
frames. To illustrate, as described further herein with respect
to FIG. 2, the third duty cycle 136 may correspond to the
third duty cycle 206 and may include processing 10% of
input frames (e.g., at a rate of 10 Hz for 20 millisecond
frames of audio data).

FIG. 1 further illustrates that additional input frames are
received, such as the third input frame 148, the fourth input
frame 150, and the nth input frame 152. The frame selector
130 may determine whether a particular input frame (e.g.,
the third input frame 148, the fourth input frame 150, or the
nth input frame 152) is to be discarded based on the frame
counter 128 and based on the duty cycle. For example, when
operating according to the first duty cycle 132 (where no
frames are discarded), the third input frame 148 is processed
after the second input frame 146. As another example, when
operating according to the first duty cycle 132, the fourth
input frame 150 is processed after the third input frame 148.

When operating according to the second duty cycle 134,
the frame selector 130 determines whether to discard or
process the particular input frame based on the second frame
drop rate 140 and the frame counter 128. As an illustrative
example, the second frame drop rate 140 may include
discarding 50% of input frames (i.e., every other input
frame). Accordingly, when operating according to the sec-
ond duty cycle 134 and the third input frame 148 is received,
the frame selector 130 may determine whether the frame
counter 128 indicates that a prior input frame (i.e., the
second input frame 146) was discarded. In this example,
when the frame counter 128 indicates that the second input
frame 146 was discarded (e.g., a frame count of one),
adaptive ANC processing may be performed for the third
input frame 148. When the frame counter 128 indicates that
the second input frame 146 was not discarded (e.g., a frame
count of zero), the third input frame 148 may be discarded.
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When operating according to the third duty cycle 136, the
frame selector 130 determines whether to discard or process
the particular input frame based on the third frame drop rate
142 and the frame counter 128. For example, the third duty
cycle 136 may include processing 10% of input frames (i.e.,
every tenth frame). When operating according to the third
duty cycle 136 and after a subsequent input frame (e.g., the
nth input frame 152) is received, the frame selector 130 may
determine whether to discard or process the nth input frame
152 based on whether the nth input frame 152 represents the
tenth input frame (i.e., whether the frame counter 128
indicates that nine prior input frames were discarded). In this
example, when the frame counter 128 indicates that nine
input frames prior to the nth input frame 152 were discarded
(e.g., a frame count of nine), adaptive ANC processing may
be performed for the nth input frame 152. When the frame
counter 128 indicates that nine input frames prior to the nth
input frame 152 were not discarded (e.g., a frame count of
less than nine), the nth input frame 152 may be discarded.

In response to determining that a particular input frame is
to be discarded, the frame selector 130 increments the frame
counter 128. For subsequent input frames, the frame selector
130 may determine whether a particular input frame is to be
discarded or processed based on a current duty cycle and the
incremented frame counter 128. As an illustrative example,
when operating according to the second duty cycle 134 (e.g.,
processing every other input frame), the frame selector 130
increments the frame counter 128 (e.g., from a frame count
of zero to a frame count of one) after discarding the third
input frame 148. In this case, when the fourth input frame
150 is received, the frame selector 130 may determine that
the prior input frame (i.e., the third input frame 148) was
discarded based on the frame counter 128 (e.g., the frame
count of one). Accordingly, the frame selector 130 deter-
mines that adaptive ANC processing is to be performed for
the fourth input frame 150. As another illustrative example,
when operating according to the third duty cycle 136 (e.g.,
processing every tenth frame), the frame selector 130 incre-
ments the frame counter 128 after discarding the nth input
frame 152. In this case, when a subsequent input frame (e.g.,
input frame n+1) is received, the frame selector 130 may
determine whether to discard or process the particular input
frame based on whether the particular input frame represents
the tenth input frame (i.e., whether the frame counter 128
indicates that nine prior input frames were discarded). When
the subsequent input frame is not the tenth input frame, the
frame counter 128 may be incremented, and the frame
selector 130 may continue to discard input frames until the
frame counter 128 indicates that nine input frames have been
discarded and a received input frame represents the tenth
input frame.

In response to determining that adaptive ANC processing
is to be performed for a particular input frame, the filter
parameter calculator 126 may calculate the filter parameters
of the ANC filter 106 for the particular input frame and may
compare the filter parameters for the particular input frame
to filter parameters calculated for a previous input frame
(e.g., the first input frame 144, the second input frame 146,
the third input frame 148, the fourth input frame 150, the nth
input frame 152, or another input frame depending on the
current duty cycle). The filter parameter calculator 126 may
update the number of input frames to be discarded based on
the magnitude of change of the filter parameters and may
increment the frame counter 128. Further, as shown in the
example of FIG. 1, after performing adaptive ANC process-
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ing on a particular input frame, the processor 104 may
provide the (updated) filter parameter information 154 to the
ANC filter 106.

Thus, FIG. 1 illustrates that a magnitude of change of
filter parameters of the ANC filter 106 between two input
frames may be used to set the duty cycle for adaptive ANC
processing of subsequent input frames. In some cases, the
duty cycle may correspond to a subset of input frames to be
discarded (e.g., a particular number of input frames to
discard after performing adaptive ANC processing on a
particular input frame and providing the associated filter
parameter information 154 to the ANC filter 106). Discard-
ing some input frames rather than performing adaptive ANC
processing on each input frame may result in a reduced
power consumption rate (e.g., at the processor 104) and a
reduction of memory resources associated with storing each
input frame for adaptive ANC processing.

FIG. 2 includes several diagrams (generally designated
200) to illustrate an example of varying a rate of adaptation
of an ANC system based on a magnitude of change of filter
parameters over a particular period of time. FIG. 2 illustrates
that the duty cycle may be adjusted according to a relative
amount of acoustic change. In FIG. 2, the duty cycle may be
set to discard more input frames during slow change inter-
vals, while the duty cycle may be set to discard fewer input
frames during medium change intervals, potentially result-
ing in a reduced power consumption rate. FIG. 2 further
illustrates that during periods of large acoustic change, the
duty cycle may be adjusted such that each input frame is
processed, allowing for faster adaptation.

FIG. 2 illustrates a particular implementation in which the
magnitude of change of filter parameters corresponds to a
magnitude of LMS Delta (i.e., IdWI). A small LMS delta
may be associated with slow change intervals, a medium
LMS delta may be associated with medium change intervals,
and a large LMS delta may be associated with large change
intervals. In FIG. 2, a first duty cycle 202 may be associated
with large change intervals, a second duty cycle 204 may be
associated with medium change intervals, and a third duty
cycle 206 may be associated with small change intervals.

In the example of FIG. 2, the first duty cycle 202
corresponds to performing adaptive ANC processing on
100% of input frames (e.g., processing 20 ms input frames
of audio data at 50 Hz). The second duty cycle 204 corre-
sponds to performing ANC processing on 50% of input
frames (e.g., processing 20 ms input frames of audio data at
25 Hz). The third duty cycle 206 corresponds to performing
ANC processing on 10% of input frames (e.g., processing 20
ms input frames of audio data at 5 Hz). FIG. 2 is for
illustrative purposes only. In alternative implementations, an
alternative number of duty cycles may be used. Further,
alternative percentages of input frames to be discarded
and/or processed may be used.

While FIG. 2 illustrates that acoustic changes may be
detected based on a change of filter parameters, alternative
methods of detecting acoustic changes may include deter-
mining a change of normalized and averaged error energy,
sensing movements (e.g., of a headset device or a handset
device) based on input from a motion sensor (e.g., an
accelerometer), detecting a pressing pressure (e.g., on a
touch screen), or detecting a touch area (e.g., on a touch
screen), among other alternatives.

To illustrate, a delta on |EI/INI (i.e., normalized averaged
error energy) may be an indicator for ANC noise reduction
performance. ANC noise reduction changes may be an
indicator that faster adaptation is appropriate. A substantially
constant ANC noise reduction may indicate that fast adap-
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tation may be inappropriate. Accordingly, the delta of the
normalized and averaged error energy can be used as one
mechanism to detect acoustic changes. With respect to
accelerometer sensors, sensors installed at an ANC device
may be used to measure movement of a user’s body or
movement of a device. Accordingly, acceleration may be
used as one measure to determine an adaptive ANC pro-
cessing rate. With respect to pressure sensors, the pressing
pressure between a user’s skin and a device can provide
information about changes of acoustic interface. Accord-
ingly, the change of pressure may be used as a measure to
determine an adaptive ANC processing rate. With respect to
touch sensors, the user’s skin touch area on a touchscreen
display of an ANC device can provide information about
changes of acoustic interface as well. Accordingly, the
change in detected touch area may be used as a measure to
determine an adaptive ANC processing rate.

Thus, FIG. 2 illustrates that a rate of adaptive ANC
processing may be modified based on a rate of acoustic
change. In cases where the rate of acoustic change represents
a relatively “large” rate of acoustic change, the duty cycle
may be set such that each input frame is processed in order
to allow for fast adaptation. In cases where the rate of
acoustic change represents a relatively “medium” rate of
acoustic change, the duty cycle may be set to refrain from
processing a particular number of input frames (e.g., 50% of
input frames). In cases where the rate of acoustic change
represents a relatively “small” rate of acoustic change, the
duty cycle may be set to refrain from processing more input
frames (e.g., refraining from processing 90% of input
frames).

FIG. 3 illustrates a particular example of a mapping
function (F(IdWI) that varies a rate of adaptation of an ANC
system by adjusting a frame drop rate based on a comparison
of a magnitude of change of filter parameters to multiple
thresholds. In FIG. 3, the highest frame drop rate (and
associated processing resource reduction) may occur for
relatively small changes of filter parameters (IdWI), while
the lowest frame drop rate (i.e., a frame drop rate of zero,
where each input frame is processed) occurs for relatively
large changes of filter parameters.

In the example of FIG. 3, multiple thresholds are illus-
trated. In FIG. 3, when the magnitude of change (IdW1) is
below a first threshold 302, a duty cycle of adaptive ANC
processing may be set to a first duty cycle 304 corresponding
to a first frame drop rate. That is, the highest frame drop rate
may occur when |[dW| is between zero and the first threshold
302. For example, referring to FIG. 2, the frame drop rate
may correspond to the third duty cycle 206 where 9 out of
10 frames are dropped, while every 10th frame is processed.
This may result in a power savings of 90% in terms of
adaptive ANC processing power consumption compared to
performing adaptive ANC processing on each input frame.
Such a duty cycle may be appropriate in particular applica-
tions where there may be few abrupt acoustic changes.

When the magnitude of change (IdW1) is between the first
threshold 302 and a second threshold 306, the duty cycle
may be set to a second duty cycle 308 corresponding to a
second frame drop rate. For example, referring to FIG. 2, the
frame drop rate may correspond to the second duty cycle 204
where 5 out of 10 frames are dropped (i.e., every other frame
is processed). This may result in a power savings of 50% in
terms of adaptive ANC processing power consumption
compared to performing adaptive ANC processing on each
input frame. When the magnitude of change (IdWI) is
between the second threshold 306 and a third threshold 310,
the duty cycle may be set to a third duty cycle 312 corre-
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sponding to a third frame drop rate (e.g., more than 5 out of
10 frames are dropped). Compared to the example of the
second duty cycle 204 of FIG. 2, this may result in a power
savings of less than 50% in terms of adaptive ANC pro-
cessing power consumption compared to performing adap-
tive ANC processing on each input frame.

FIG. 3 further illustrates a fourth duty cycle 314 in which
no frames are dropped and each frame is processed when the
magnitude of change (IdWI) exceeds the third threshold 310.
For example, referring to FIG. 2, the frame drop rate may
correspond to the first duty cycle 202 where no input frames
are dropped and each input frame is processed. As an
illustrative example, acoustics of a headset may change
relatively rapidly when a user moves her head, presses the
headset in her ear, or adjusts the headset to make the headset
more tight or more loose. That is, acoustic changes may be
associated with a mechanical speed that the user is moving
the headset. A fast rate of acoustic change may be associated
with the user moving the device quickly, and a fast rate of
adaptation may be appropriate in order to follow such abrupt
changes. By contrast, if the user is sitting in a chair, there
may be relatively few abrupt acoustic changes.

In some cases, the duty cycles and/or the thresholds may
be predetermined (e.g., based on empirical data for a par-
ticular device and/or a particular application). In other cases,
the user may adjust the rate of adaptive ANC processing. For
example, the user may desire to reduce power consumption
and may set the device to a power saving mode with a higher
frame drop rate. Alternatively, the user may desire to have a
faster rate of adaptation and may set the device to a mode in
which each input frame is processed. A user interface may
allow the user to adjust the mode of operation.

Referring to FIG. 4, a particular example of a method of
operation is shown and generally designated 400. In FIG. 4,
a magnitude of change between a first set of filter parameters
of a first input frame of an ANC filter and a second set of
filter parameters of a second input frame of the ANC filter
may be used to determine a duty cycle of adaptive ANC
processing. In some cases, the first input frame and the
second input frame may be sequential (e.g., when a proces-
sor is operating according to a duty cycle in which adaptive
ANC processing is performed for each input frame). In other
cases, the first input frame and the second input frame may
be non-sequential (e.g., when a processor is operating
according to a duty cycle in which a subset of input frames
is discarded). Thus, the duty cycle of adaptive ANC pro-
cessing associated with an ANC filter may correspond to a
subset of input frames to be discarded. Discarding some
input frames rather than performing adaptive ANC process-
ing on each input frame may result in a reduction of a power
consumption rate (e.g., at a DSP) and a reduction of memory
resources associated with storing each input frame for
adaptive ANC processing.

The method 400 includes determining a magnitude of
change between a first set of filter parameters of a first input
frame of an ANC filter and a second set of filter parameters
of a second input frame of the ANC filter, at 402. For
example, referring to FIG. 1, the filter parameter calculator
126 may calculate filter parameters of the ANC filter 106 for
the first input frame 144, and the filter parameter calculator
126 may calculate filter parameters of the ANC filter 106 for
the second input frame 146. The filter parameter calculator
126 may compare the filter parameters for the first input
frame 144 to the filter parameters for the second input frame
146 and may determine the magnitude of change of the filter
parameters based on the comparison. For example, as
described further herein with respect to FIG. 1, the magni-



US 9,466,282 B2

13
tude of change (e.g., IdW1) of filter parameters of the ANC
filter 106 may be determined based on the “standard” LMS
algorithm or based on the “normalized” LMS algorithm,
among other alternatives.

The method 400 also includes selectively modifying a
duty cycle of adaptive ANC processing associated with the
ANC filter based on the magnitude of change between the
first set of filter parameters and the second set of filter
parameters, at 404. For example, referring to FIG. 1, the
filter parameter calculator 126 may set the duty cycle of
adaptive ANC processing based on the magnitude of change
of'the filter parameters between the first input frame 144 and
the second input frame 146. To illustrate, the duty cycle of
adaptive ANC processing may be set to the first duty cycle
132, to the second duty cycle 134, or to the third duty cycle
136, based on the magnitude of change of the filter param-
eters.

As one example, when the filter parameter calculator 126
determines that the magnitude of change of the filter param-
eters satisfies a first threshold (corresponding to a relatively
large acoustic change, as described further herein with
respect to FIGS. 2 and 3), the duty cycle may be set to the
first duty cycle 132 where the first frame drop rate 138 may
correspond to zero. In this case, each input frame may be
processed, allowing for fast adaptation. As another example,
when the filter parameter calculator 126 determines that the
magnitude of change of the filter parameters does not satisfy
the first threshold (corresponding to a moderate level of
acoustic change, as described further herein with respect to
FIGS. 2 and 3), the duty cycle may be set to the second duty
cycle 134. In this case, the filter parameter calculator 126
may perform adaptive ANC processing on a first number of
input frames and may refrain from performing adaptive
ANC processing on a second number of input frames (e.g.,
discarding every other input frame and processing every
other input frame). As a further example, when the filter
parameter calculator 126 determines that the magnitude of
change of the filter parameters satisfies a second threshold
(corresponding to a relatively small level of acoustic change,
as described further herein with respect to FIGS. 2 and 3),
the duty cycle may be set to the third duty cycle 136. In this
case, the filter parameter calculator 126 may perform adap-
tive ANC processing on a third number of input frames and
may refrain from performing adaptive ANC processing on a
fourth number of input frames (e.g., discarding nine input
frames and processing every tenth input frame).

Referring to FIG. 5, a particular example of a method of
operation is shown and generally designated 500. FIG. 5
illustrates a particular example of variable rate adaptive
ANC processing that determines whether a particular input
frame is to be discarded (e.g., based on a counter and a duty
cycle). In the event that the input frame is to be processed,
a magnitude of change of filter parameters between the input
frame and a prior input frame may be used to determine
whether to adjust the duty cycle.

The method 500 includes receiving an input frame that
includes audio data, at 502. For example, referring to FIG.
1, an input frame (e.g., one of the input frames 144-152) may
be received at the processor 104. The method 500 deter-
mines whether the input frame is to be discarded, at 504. The
determination of whether to discard the input frame is based
on a counter and a duty cycle of adaptive ANC processing,
where the duty cycle indicates a number of input frames to
discard. For example, referring to FIG. 1, the frame selector
130 may determine whether to discard a particular input
frame based on the frame counter 128 and a particular duty
cycle of ANC processing. As one example, when performing
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adaptive ANC processing based on the first duty cycle 132,
the frame selector 130 may determine whether to discard the
particular input frame based on the frame counter 128 and
based on the first frame drop rate 138. As described further
herein with respect to FIG. 1, the first frame drop rate 138
may be zero (i.e., each input frame is processed). Accord-
ingly, when performing adaptive ANC processing based on
the first duty cycle 132, the frame selector 130 may deter-
mine that the particular input frame is to be processed. The
processor 104 may calculate the (updated) filter parameter
information 154 and provide the (updated) filter parameter
information 154 to the ANC filter 106.

As another example, when performing adaptive ANC
processing based on the second duty cycle 134, the frame
selector 130 may determine whether to discard the particular
input frame based on the second frame drop rate 140. As
described further herein with respect to FIG. 1, the second
frame drop rate 140 may indicate to discard fifty percent of
input frames (i.e., every other input frame is processed).
Accordingly, when performing adaptive ANC processing
based on the second duty cycle 134, the frame selector 130
may determine whether a prior input frame was discarded
(e.g., whether the frame counter 128 has a frame count of
one). As an illustrative example, when the input frame is the
third input frame 148, the frame selector 130 may determine
whether to discard the third input frame 148 based on
whether the frame counter 128 indicates that the prior input
frame (i.e., the second input frame 146) was discarded.

As a further example, when performing adaptive ANC
processing based on the third duty cycle 136, the frame
selector 130 may determine whether to discard the particular
input frame based on the third frame drop rate 142. As
described further herein with respect to FIG. 1, the third
frame drop rate 142 may indicate to discard nine out of ten
input frames (i.e., every tenth input frame is processed).
Accordingly, when performing adaptive ANC processing
based on the third duty cycle 136, the frame selector 130
may determine whether the particular input frame represents
the tenth input frame (e.g., whether the frame counter 128
has a frame count of nine). As an illustrative example, when
the input frame is the nth input frame 152, the frame selector
130 may determine whether to discard the nth input frame
152 based on whether the frame counter 128 indicates that
nine prior input frames have been discarded.

In response to determining that the input frame is to be
discarded, the method 500 may include incrementing the
counter, as shown at 514. For example, referring to FIG. 1,
when the frame selector 130 determines that the particular
input frame is to be discarded, the frame selector 130 may
increment the frame counter 128. To illustrate, when per-
forming adaptive ANC processing based on the second duty
cycle 134 (e.g., discarding every other input frame), the
frame selector 130 may increment the frame counter 128 in
response to determining that the third input frame 148 is to
be discarded. In this case, incrementing the frame counter
128 may provide an indication that the fourth input frame
150 is a next input frame to be processed. As another
example, when performing adaptive ANC processing based
on the third duty cycle 136 (e.g., processing every tenth
input frame), the frame selector 130 may increment the
frame counter 128 in response to determining that the nth
input frame 152 is to be discarded. In this case, subsequent
input frame(s) that follow the nth input frame 152 may be
discarded or processed depending on whether the frame
counter 128 identifies a particular input frame as the tenth
input frame (e.g., when the frame counter 128 has a frame
count of nine).
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In response to determining that the input frame is not to
be discarded, the method 500 includes calculating filter
parameters of the ANC filter for the input frame, at 506. For
example, referring to FIG. 1, the filter parameter calculator
126 may calculate filter parameters of a particular input
frame of the ANC filter 106. The method 500 includes
comparing the filter parameters for the input frame to filter
parameters calculated for a prior input frame, at 508. For
example, referring to FIG. 1, the filter parameters calculated
for the particular input frame may be compared to filter
parameters calculated for the first input frame 144, the
second input frame 146, the third input frame 148, the fourth
input frame 150, or another prior input frame depending on
the particular input frame received and the current duty
cycle. The magnitude of change of filter parameters may be
determined based on the comparison. For example, as
described further herein with respect to FIG. 1, the magni-
tude of change (e.g., IdW1) of filter parameters of the ANC
filter 106 may be determined based on the “standard” LMS
algorithm or based on the “normalized” LMS algorithm,
among other alternatives.

As one example, referring to FIG. 1, the second input
frame 146 may represent a most recent input frame upon
which adaptive ANC processing was performed to deter-
mine a set of filter parameters, and the frame counter 128
may indicate that one subsequent input frame (i.e., the third
input frame 148) was discarded. In this example, when
operating according to the second duty cycle 134, the filter
parameters may be calculated for the fourth input frame 150
to be compared to filter parameters previously calculated for
the second input frame 146 (that may be stored in a
memory). A magnitude of change (e.g., IdWI) of a first set
of filter parameters of the fourth input frame 150 of the ANC
filter 106 and a second set of filter parameters of the second
input frame 146 may be determined based on the “standard”
LMS algorithm or based on the “normalized” LMS algo-
rithm, among other alternatives.

As another example, referring to FIG. 1, the first input
frame 144 may represent a most recent input frame upon
which adaptive ANC processing was performed to deter-
mine a set of filter parameters, and the frame counter 128
may indicate that nine input frames following the first input
frame 144 were discarded. That is, the nth input frame 152
may represent an input frame that is received after nine input
frames following the first input frame 144 have been dis-
carded. In this example, when operating according to the
third duty cycle 136, filter parameters may be calculated for
the nth input frame 152 to be compared to filter parameters
previously calculated for the first input frame 144 (that may
be stored in a memory). A magnitude of change (e.g., [dWI)
of a first set of filter parameters of the nth input frame 152
of the ANC filter 106 and a second set of filter parameters
of the first input frame 144 may be determined based on the
“standard” LMS algorithm or based on the “normalized”
LMS algorithm, among other alternatives.

The method 500 includes determining whether a magni-
tude of change of filter parameters of the ANC filter between
the input frame and the prior input frame satisfies a thresh-
old, at 510. For example, referring to FIG. 1, the filter
parameter calculator 126 may determine whether the mag-
nitude of change of filter parameters of the ANC filter 106
between one input frame (e.g., one of the input frames
146-152) and a prior input frame (e.g., one of the input
frames 144-150) satisfies the threshold. As an illustrative
example, FIG. 3 illustrates multiple thresholds that may be
used to determine a frame drop rate.
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As one example, referring to FIG. 1, when performing
ANC processing according to the second duty cycle 134, the
frame counter 128 may be used to determine whether the
second frame drop rate 140 has been satisfied (i.e., a
particular number of input frames associated with the second
frame drop rate 140 have previously been dropped). As
another example, when performing ANC processing accord-
ing to the third duty cycle 136, the frame counter 128 may
be used to determine whether the third frame drop rate 142
has been satisfied (i.e., a particular number of input frames
associated with the third frame drop rate 142 have previ-
ously been dropped).

In response to determining that the threshold is not
satisfied, the method 500 may include incrementing the
counter, as shown at 514. For example, referring to FIG. 1,
the frame selector 130 may increment the frame counter 128.
In response to determining that the threshold is satisfied, the
method 500 may include updating the duty cycle of adaptive
ANC processing, at 512. The updated duty cycle may
include a different number of input frames to discard. For
example, referring to FIG. 1, the filter parameter calculator
126 may update the duty cycle to the first duty cycle 132, to
the second duty cycle 134, or to the third duty cycle 136. The
method 500 may include incrementing the counter, at 514.
The method 500 may then return to 502, and another input
frame that includes audio data may be received. For
example, referring to FIG. 1, the frame counter 128 may be
incremented, and another input frame may be received.

FIG. 5 illustrates that, in the event that an input frame is
to be processed rather than discarded, a magnitude of change
of filter parameters between the input frame and a prior input
frame may be used to determine whether to update a duty
cycle. The updated duty cycle may indicate a different
number of input frames to discard. Thus, in some cases,
when the magnitude of change of filter parameters indicates
a different rate of acoustic change (see e.g., FIGS. 2 and 3),
the number of frames to discard may be updated accord-
ingly.

Referring to FIG. 6, a particular example of a method of
operation is shown and generally designated 600. FIG. 6
illustrates that a magnitude of change between a set of filter
parameters of a first input frame of an ANC filter and a
second input frame of the ANC filter may be compared to
multiple thresholds in order to determine a particular duty
cycle (e.g., frame drop rate) for adaptive ANC processing.

The method 600 includes determining a magnitude of
change between a first set of filter parameters of a first input
frame of an ANC filter and a second set of filter parameters
of a second input frame of the ANC filter, at 602. In a
particular implementation, the filter parameters may corre-
spond to filter coeflicients of a least-mean-squares (LMS)
algorithm. For example, referring to FIG. 1, the filter param-
eter calculator 126 may calculate filter parameters of the
ANC filter 106 based on the input reference signal 110 and
the error signal 122 (e.g., for the first input frame 144 and
for the second input frame 146). The filter parameter cal-
culator 126 may determine the magnitude of change of filter
parameters of the ANC filter 106 based on a comparison of
the filter parameters calculated for the first input frame 144
and the filter parameters calculated for the second input
frame 146.

The method 600 includes determining whether the mag-
nitude of the change of the first set of filter parameters and
the second set of filter parameters satisfies a first threshold,
at 604. For example, referring to FIG. 1, the filter parameter
calculator 126 may determine whether the magnitude of the
change of the filter parameters (e.g., between the first input
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frame 144 and the second input frame 146) satisfies a first
threshold. As an illustrative example, FIG. 3 illustrates
multiple thresholds that may be used to determine a frame
drop rate.

In response to determining that the first threshold is
satisfied, the method 600 includes setting the duty cycle to
perform adaptive ANC processing on each input frame, at
606. For example, referring to FIG. 1, the filter parameter
calculator 126 may set the duty cycle to the first duty cycle
132. As described further with respect to FIG. 1, the first
frame drop rate 138 associated with the first duty cycle 132
may correspond to a frame drop rate of zero. That is, setting
the duty cycle to the first duty cycle 132 may be used for
relatively large acoustic changes (see e.g., the first duty
cycle 202 of FIG. 2) in order to increase the rate of
adaptation.

In response to determining that the first threshold is not
satisfied, the method 600 includes determining whether the
magnitude of change of the filter parameters satisfies a
second threshold, at 608. In response to determining that the
second threshold is satisfied, the method 600 includes set-
ting the duty cycle to a first duty cycle, at 610. The first duty
cycle includes performing adaptive ANC processing on a
first number of input frames and refraining from performing
adaptive ANC processing on a second number of input
frames. For example, referring to FIG. 1, the filter parameter
calculator 126 may set the duty cycle to the second duty
cycle 134 associated with the second frame drop rate 140.
The filter parameter calculator 126 may refrain from per-
forming adaptive ANC processing on a particular number of
input frames based on the second frame drop rate 140. To
illustrate, the second duty cycle 134 may be used when the
magnitude of change of parameters corresponds to relatively
moderate acoustic changes (see e.g., the second duty cycle
204 of FIG. 2).

When the second threshold is not satisfied, the method
600 may include setting the duty cycle to a second duty
cycle, at 612. The second duty cycle includes performing
adaptive ANC processing on a third number of input frames
and refraining from performing adaptive ANC processing on
a fourth number of input frames. For example, referring to
FIG. 1, the filter parameter calculator 126 may set the duty
cycle to the third duty cycle 136 associated with the third
frame drop rate 142. The filter parameter calculator 126 may
refrain from performing adaptive ANC processing on a
particular number of input frames based on the third frame
drop rate 142. To illustrate, the third duty cycle 136 may be
used when the magnitude of change of parameters corre-
sponds to relatively small acoustic changes (see e.g., the
third duty cycle 206 of FIG. 2).

Thus, FIG. 6 illustrates that a magnitude of change of
filter parameters of input frames of an ANC filter may be
compared to multiple thresholds in order to determine a
particular duty cycle (e.g., frame drop rate) for adaptive
ANC processing. When the magnitude of change of filter
parameters indicates a different rate of acoustic change (see
e.g., FIGS. 2 and 3), the number of frames to discard may
be updated accordingly.

Referring to FIG. 7, a particular illustrative implementa-
tion of an electronic device (e.g., a wireless communication
device) is depicted and generally designated 700. The device
700 includes a processor 710, such as a digital signal
processor, coupled to a memory 732. In an illustrative
example, the device 700, or components thereof, may cor-
respond to the variable rate adaptive ANC system 100 of
FIG. 1, or components thereof. For example, the processor
710 of FIG. 7 may correspond to the processor 104 of FIG.
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1. Further, in the example of FIG. 7, the processor 710
includes a filter parameter calculator 750, a counter 752, a
frame selector 754, and a plurality of duty cycles 756 (e.g.,
a first duty cycle 758, a second duty cycle 760, and a third
duty cycle 762). The filter parameter calculator 750 may
correspond to the filter parameter calculator 126 of FIG. 1,
the counter 752 may correspond to the frame counter 128 of
FIG. 1, and the frame selector 754 may correspond to the
frame selector 130 of FIG. 1. Further, the duty cycles 756
illustrated in FIG. 7 may correspond to the duty cycles
132-136 of FIG. 1. However, it will be appreciated that an
alternative number of duty cycles may be used.

The processor 710 may be configured to execute software
(e.g., a program of one or more instructions 768) stored in
the memory 732. FIG. 7 further illustrates a wireless inter-
face 740 (e.g., an Institute of Electrical and Electronics
Engineers (IEEE) 802.11 compliant interface) that may be
configured to operate in accordance with one or more
wireless communication standards, including one or more
IEEE 802.11 standards. In a particular implementation, the
processor 710 may be configured to perform one or more
operations or methods described with reference to FIGS.
1-6. For example, the processor 710 may be configured to
determine a magnitude of change of filter parameters of an
ANC filter (e.g., the ANC filter 106 of FIG. 1) between two
input frames and to set a duty cycle of adaptive ANC
processing based on the magnitude of change of the filter
parameters.

The wireless interface 740 may be coupled to the proces-
sor 710 and to an antenna 742. For example, the wireless
interface 740 may be coupled to the antenna 742 via a
transceiver 746, such that wireless signals received via the
antenna 742 may be provided to the processor 710.

A coder/decoder (CODEC) 734 can also be coupled to the
processor 710. A speaker 736 and one or more microphones
can be coupled to the CODEC 734. In the particular imple-
mentation illustrated in FIG. 7, a first microphone 738 and
a second microphone 774 is coupled to the CODEC 734. For
example, the first microphone 738 may correspond to the
reference microphone 108 of FIG. 1, and the second micro-
phone 774 may correspond to the error microphone 124 of
FIG. 1. The first microphone 738 may be configured to
provide an input reference signal (e.g., the input reference
signal 110 of FIG. 1) to the ANC filter 772 and to the
processor 710. The second microphone 774 may be config-
ured to provide an error signal 122 (e.g., the error signal 122
of FIG. 1) to the ANC filter 772 and to the processor 710.
FIG. 7 further illustrates a particular example in which the
CODEC 734 includes an ANC circuit 770 that includes an
ANC filter 772. For example, the ANC circuit 770 may
correspond to the ANC circuit 102 of FIG. 1, and the ANC
filter 772 may correspond to the ANC filter 106 of FIG. 1.
The ANC filter 772 may be configured to perform active
noise cancellation on particular input frames based on an
ANC duty cycle (e.g., one of the duty cycles 756 in FIG. 7).
The processor 710 may consume power at a first power
consumption rate when a duty cycle of adaptive ANC
processing associated with the ANC filter 772 has a first
value and may consume power at a second power consump-
tion rate when the duty cycle has a second value.

A display controller 726 can be coupled to the processor
710 and to a display device 728. In some cases, the display
device 728 may include a touchscreen display. In a particular
implementation, the processor 710, the display controller
726, the memory 732, the CODEC 734, and the wireless
interface 740 are included in a system-in-package or system-
on-chip device 722. In a particular implementation, an input
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device 730 and a power supply 744 are coupled to the
system-on-chip device 722. Moreover, in a particular imple-
mentation, as illustrated in FIG. 7, the display device 728,
the input device 730, the speaker 736, the microphones 738
and 774, the antenna 742, and the power supply 744 are
external to the system-on-chip device 722. However, each of
the display device 728, the input device 730, the speaker
736, the microphones 738 and 774, the antenna 742, and the
power supply 744 can be coupled to one or more compo-
nents of the system-on-chip device 722, such as one or more
interfaces or controllers. FIG. 7 further illustrates a particu-
lar implementation in which the device 700 includes one or
more sensors 780 that may provide sensor information to the
device 700. To illustrate, the sensor(s) 780 may include a
motion sensor (e.g., an accelerometer), a pressure sensor
(e.g., associated with the display device 728 in the case of
a touchscreen display), or a touch sensor (e.g., associated
with the display device 728 in the case of a touchscreen
display), among other alternatives. In a particular imple-
mentation, the device 700 may include at least one of a
communications device, a music player, a video player, an
entertainment unit, a navigation device, a personal digital
assistant (PDA), a mobile device, a computer, a decoder, or
a set top box.

In conjunction with the described implementations, an
apparatus includes means for determining a magnitude of
change between a first set of filter parameters of an ANC
filter and a second set of filter parameters of a second input
frame of the ANC filter. The apparatus also includes means
for selectively modifying a duty cycle of adaptive ANC
processing associated with the ANC filter based on the
magnitude of change between the first set of filter param-
eters and the second set of filter parameters. The apparatus
may include means for performing the adaptive ANC pro-
cessing. The apparatus may include means for determining
whether the magnitude of change between the first set of
filter parameters and the second set of filter parameters
satisfies a threshold, means for setting the duty cycle to a
particular duty cycle based on whether the magnitude of
change between the first set of filter parameters and the
second set of filter parameters satisfies the threshold, and
means for determining a particular number of input frames
to be provided for adaptive ANC processing based on the
particular duty cycle.

For example, the means for determining the magnitude of
change of the filter parameters may include the processor
710 programmed to execute the instructions 768, one or
more other devices, circuits, modules, or any combination
thereof. As one example, referring to the method 400 of FIG.
4, the means for determining the magnitude of change may
perform part 402 of the method 400. As another example,
referring to the method 600 of FIG. 6, the means for
determining the magnitude of change may perform part 602
of the method 600.

The means for selectively modifying the duty cycle may
include the processor 710 programmed to execute the
instructions 768, one or more other devices, circuits, mod-
ules, or any combination thereof. To illustrate, referring to
the method 400 of FIG. 4, the means for selectively modi-
fying the duty cycle may perform part 404 of the method
400.

Further, the means for determining whether the magnitude
of change of the filter parameters satisfies the threshold may
include the processor 710 programmed to execute the
instructions 768, one or more other devices, circuits, mod-
ules, or any combination thereof. As one example, referring
to the method 500 of FIG. 5, the means for determining
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whether the magnitude of change satisfies the threshold may
perform part 510 of the method 500. As another example,
referring to the method 600 of FIG. 6, the means for
determining whether the magnitude of change satisfies the
threshold may perform parts 604 and 608 of the method 600.

Further, the means for setting the duty cycle to a particular
duty cycle may include the processor 710 programmed to
execute the instructions 768, one or more other devices,
circuits, modules, or any combination thereof. Further, the
means for determining the particular number of input frames
to be provided for adaptive ANC processing may include the
processor 710 programmed to execute the instructions 768,
one or more other devices, circuits, modules, or any com-
bination thereof. As one example, referring to the method
500 of FIG. 5, the means for setting the duty cycle and the
means for determining the particular number of input frames
may perform part 512 of the method 500. As another
example, referring to the method 600 of FIG. 6, the means
for setting the duty cycle and the means for determining the
particular number of input frames may perform parts 606,
610, and 612 of the method 600.

Those of skill in the art would further appreciate that the
various illustrative logical blocks, configurations, modules,
circuits, and algorithm steps described in connection with
the implementations disclosed herein may be implemented
as electronic hardware, computer software executed by a
processor, or combinations of both. Various illustrative
components, blocks, configurations, modules, circuits, and
steps have been described above generally in terms of their
functionality. Whether such functionality is implemented as
hardware or processor executable instructions depends upon
the particular application and design constraints imposed on
the overall system. Skilled artisans may implement the
described functionality in varying ways for each particular
application, but such implementation decisions should not
be interpreted as causing a departure from the scope of the
present disclosure.

The steps of a method or algorithm described in connec-
tion with the examples disclosed herein may be embodied
directly in hardware, in a software module executed by a
processor, or in a combination of the two. A software module
may reside in random access memory (RAM), flash
memory, read-only memory (ROM), programmable read-
only memory (PROM), erasable programmable read-only
memory (EPROM), electrically erasable programmable
read-only memory (EEPROM), registers, hard disk, a
removable disk, a compact disc read-only memory (CD-
ROM), or any other form of non-transient (e.g., non-transi-
tory) storage medium known in the art. An exemplary
storage medium is coupled to the processor such that the
processor can read information from, and write information
to, the storage medium. In the alternative, the storage
medium may be integral to the processor. The processor and
the storage medium may reside in an application-specific
integrated circuit (ASIC). The ASIC may reside in a com-
puting device or a user terminal. In the alternative, the
processor and the storage medium may reside as discrete
components in a computing device or user terminal.

The previous description is provided to enable a person
skilled in the art to make or use the disclosed implementa-
tions. Various modifications to these examples will be read-
ily apparent to those skilled in the art, and the principles
defined herein may be applied to other implementations
without departing from the scope of the disclosure. Thus, the
present disclosure is not intended to be limited to the
examples shown herein but is to be accorded the widest
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scope possible consistent with the principles and novel
features as defined by the following claims.

What is claimed is:

1. A method of audio signal processing, the method
comprising:

determining a difference between a first set of filter

parameters of a first input frame of an active noise
cancellation (ANC) filter and a second set of filter
parameters of a second input frame of the ANC filter;
and

selectively modifying a duty cycle of adaptive ANC

processing associated with the ANC filter based on the
difference between the first set of filter parameters and
the second set of filter parameters.

2. The method of claim 1, wherein the duty cycle includes
a first duty cycle, wherein the first duty cycle includes
performing adaptive ANC processing on a first subset of
input frames of a plurality of input frames and refraining
from performing adaptive ANC processing on a second
subset of input frames of the plurality of input frames.

3. The method of claim 2, further comprising refraining
from sending filter parameter information to adjust the ANC
filter for the second subset of input frames of the plurality of
input frames.

4. The method of claim 1, further comprising:

calculating a first set of filter coeflicients of an algorithm

associated with the ANC filter by processing the first
input frame;

calculating a second set of filter coefficients of the algo-

rithm associated with the ANC filter by processing the
second input frame; and

comparing the first set of filter coeflicients to the second

set of filter coefficients, wherein the difference between
the first set of filter parameters and the second set of
filter parameters is determined based on the compari-
son.

5. The method of claim 4, wherein the algorithm of the
ANC filter includes a least-mean-squares (LMS) algorithm.

6. The method of claim 1, further comprising:

receiving a third input frame of the ANC filter;

determining, based on a counter and the duty cycle,

whether the third input frame is to be discarded,
wherein the duty cycle indicates a number of input
frames to discard;

in response to determining that the third input frame is to

be discarded, incrementing the counter; and

in response to determining that adaptive ANC processing

is to be performed for the third input frame:

calculating a third set of filter parameters of the third
input frame of the ANC filter;

comparing the third set of filter parameters to another
set of filter parameters calculated for a previous input
frame of the ANC filter, wherein a difference
between the third set of filter parameters and the
other set of filter parameters is determined based on
the comparison;

updating the number of input frames to discard based
on the difference between the third set of filter
parameters and the other set of filter parameters; and

incrementing the counter.

7. The method of claim 1, further comprising:

determining whether the difference between the first set of

filter parameters and the second set of filter parameters
satisfies a first threshold; and

in response to determining that the difference between the

first set of filter parameters and the second set of filter
parameters does not satisfy the first threshold, setting
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the duty cycle to a first duty cycle that includes per-
forming adaptive ANC processing on a first number of
input frames and refraining from performing adaptive
ANC processing on a second number of input frames.

8. The method of claim 7, further comprising:

determining whether the difference between the first set of

filter parameters and the second set of filter parameters
satisfies a second threshold, wherein the second thresh-
old represents a reduced difference with respect to the
first threshold; and

in response to determining that the difference between the

first set of filter parameters and the second set of filter
parameters does not satisfy the second threshold, set-
ting the duty cycle to a second duty cycle that includes
performing adaptive ANC processing on a third number
of input frames and refraining from performing adap-
tive ANC processing on a fourth number of input
frames,

wherein the third number of input frames is less than the

first number of input frames, and wherein the fourth
number of input frames is more than the second number
of input frames.

9. The method of claim 7, further comprising setting the
duty cycle to perform adaptive ANC processing on each
input frame in response to determining that the difference
satisfies the first threshold.

10. The method of claim 1, wherein selectively modifying
the duty cycle includes storing a value in memory that
indicates a number of input frames to discard.

11. The method of claim 1, further comprising receiving
information from a sensor, wherein the difference is deter-
mined based on the information received from the sensor.

12. The method of claim 11, wherein the sensor includes
a motion sensor.

13. The method of claim 12, wherein the motion sensor
includes an accelerometer disposed within a headset device
or a handset device.

14. The method of claim 11, wherein the sensor includes
a pressure sensor associated with a touchscreen display of a
handset device.

15. The method of claim 11, wherein the sensor includes
a touch sensor associated with a touchscreen display of a
handset device.

16. An apparatus comprising:

a processor; and

a memory coupled to the processor, wherein the memory

stores instructions that are executable by the processor

to perform operations comprising:

determining a difference between a first set of filter
parameters of a first input frame of an active noise
cancellation (ANC) filter and a second set of filter
parameters of a second input frame of the ANC filter;
and

selectively modifying a duty cycle of adaptive ANC
processing associated with the ANC filter based on
the difference between the first set of filter param-
eters and the second set of filter parameters.

17. The apparatus of claim 16, the operations further
comprising:

determining whether the difference between the first set of

filter parameters and the second set of filter parameters
satisfies a first threshold; and

in response to determining that the difference between the

first set of filter parameters and the second set of filter
parameters does not satisfy the first threshold, setting
the duty cycle to a first duty cycle that includes:
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providing a first number of input frames to the proces-
sor for performing adaptive ANC processing; and
refraining from providing a second number of input
frames to the processor.
18. The apparatus of claim 17, the operations further
comprising:
determining whether the difference between the first set of
filter parameters and the second set of filter parameters
satisfies a second threshold, wherein the second thresh-
old represents a reduced difference with respect to the
first threshold; and
in response to determining that the difference between the
first set of filter parameters and the second set of filter
parameters does not satisfy the second threshold, set-
ting the duty cycle to a second duty cycle that includes:
providing a third number of input frames to the pro-
cessor for performing adaptive ANC processing; and
refraining from providing a fourth number of input
frames to the processor,
wherein the third number of input frames is less than
the first number of input frames, and wherein the
fourth number of input frames is more than the
second number of input frames.
19. The apparatus of claim 17, the operations further
comprising setting the duty cycle to provide each input
frame to the processor for adaptive ANC processing in
response to determining that the difference between the first
set of filter parameters and the second set of filter parameters
satisfies the first threshold.
20. The apparatus of claim 16, wherein the difference
between the first set of filter parameters and the second set
of filter parameters is determined based at least in part on
motion data captured by a motion sensor.
21. The apparatus of claim 20, further comprising the
motion sensor.
22. The apparatus of claim 20, wherein the motion sensor
includes an accelerometer disposed within a headset device.
23. The apparatus of claim 16, further comprising a
touchscreen display, wherein the difference between the first
set of filter parameters and the second set of filter parameters
is determined based at least in part on touch data or pressure
data captured via the touchscreen display.
24. A non-transitory computer-readable medium compris-
ing instructions that, when executed by a processor, cause
the processor to:
determine a difference between a first set of filter param-
eters of a first input frame of an active noise cancella-
tion (ANC) filter and a second set of filter parameters
of a second input frame of the ANC filter; and

selectively modify a duty cycle of adaptive ANC process-
ing associated with the ANC filter based on the differ-
ence between the first set of filter parameters and the
second set of filter parameters.

25. The non-transitory computer-readable medium of
claim 24, the operations further comprising:
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determining whether the difference satisfies a first thresh-

old; and

in response to determining that the difference does not

satisfy the first threshold, setting the duty cycle to a first

duty cycle that includes:

providing a first number of input frames to a processor
for performing adaptive ANC processing; and

refraining from providing a second number of input
frames to the processor.

26. The non-transitory computer-readable medium of
claim 25, the operations further comprising:

determining whether the difference satisfies a second

threshold, wherein the second threshold represents a
reduced magnitude of change with respect to the first
threshold; and

in response to determining that the difference does not

satisfy the second threshold, setting the duty cycle to a

second duty cycle that includes:

providing a third number of input frames to the pro-
cessor for performing adaptive ANC processing; and

refraining from providing a fourth number of input
frames to the processor,

wherein the third number of input frames is less than
the first number of input frames, and wherein the
fourth number of input frames is more than the
second number of input frames.

27. The non-transitory computer-readable medium of
claim 25, the operations further comprising setting the duty
cycle to provide each input frame to the processor for
adaptive ANC processing in response to determining that the
difference satisfies the first threshold.

28. An apparatus comprising:

means for determining a difference between a first set of

filter parameters of a first input frame of an active noise
cancellation (ANC) filter and a second set of filter
parameters of a second input frame of the ANC filter;
and

means for selectively modifying a duty cycle of adaptive

ANC processing associated with the ANC filter based
on the difference between the first set of filter param-
eters and the second set of filter parameters.

29. The apparatus of claim 28, further comprising means
for performing the adaptive ANC processing.

30. The apparatus of claim 28, further comprising:

means for determining whether the difference satisfies a

threshold;

means for setting the duty cycle to a particular duty cycle

based on whether the difference satisfies the threshold;
and

means for determining a particular number of input

frames to be provided for adaptive ANC processing
based on the particular duty cycle.
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